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Abstract—Driven by unmanned aerial vehicle (UAV)’s advan-
tages of flexible observation and enhanced communication capa-
bility, it is expected to revolutionize the existing integrated
sensing and communication (ISAC) system and promise a more
flexible joint design. Nevertheless, the existing works on ISAC
mainly focus on exploring the performance of both functionalities
simultaneously during the entire considered period, which may
ignore the practical asymmetric sensing and communication
requirements. In particular, always forcing sensing along with
communication may make it is harder to balance between these
two functionalities due to shared spectrum resources and limited
transmit power. To address this issue, we propose a new inte-
grated periodic sensing and communication (IPSAC) mechanism
for the UAV-enabled ISAC system to provide a more flexible
trade-off between two integrated functionalities. Specifically, the
system achievable rate is maximized via jointly optimizing UAV
trajectory, user association, target sensing selection, and transmit
beamforming, while meeting the sensing frequency and beam
pattern gain requirement for the given targets. Despite that
this problem is highly non-convex and involves closely coupled
integer variables, we derive the closed-form optimal beamforming
vector to dramatically reduce the complexity of beamforming
design, and present a tight lower bound of the achievable rate
to facilitate UAV trajectory design. Based on the above results,
we propose a two-layer penalty-based algorithm to efficiently
solve the considered problem. To draw more important insights,
the optimal achievable rate and the optimal UAV location are
analyzed under a special case of infinity number of antennas. Fur-
thermore, we prove the structural symmetry between the optimal
solutions in different ISAC frames without location constraints
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in our considered UAV-enabled ISAC system. Based on this,
we propose an efficient algorithm for solving the problem with
location constraints. Numerical results validate the effectiveness
of our proposed designs and also unveil a more flexible trade-off
in ISAC systems over benchmark schemes.

Index Terms— Integrated sensing and communication, UAYV,
periodic sensing, user association, beamforming, trajectory
optimization.

I. INTRODUCTION

RIVEN by spectrum reuse potential and enormous

demands of robust sensing ability, there is a recent
surge of interest in the development of integrated (radar)
sensing and communications (ISAC) techniques for both
academia and industry [1], [2]. Different from the spectrum
sharing between separate radar sensing and communication
systems [3], ISAC shares the same wireless infrastructures
for simultaneously conveying information to the receiver and
extracting information from the scattered echoes [4]. Thus,
ISAC could not only achieve integration gain to significantly
enhance the spectrum utilization efficiency and reduce hard-
ware costs, but also introduce coordination gain to efficiently
balance between two functionalities’ performance [4], [5].
With the advancements of massive antennas and millimeter
wave (mmWave)/terahertz (THz), ISAC base stations (BSs)
could also provide higher sensing resolution and accuracy to
enable many location-aware intelligent applications with strin-
gent sensing requirements [6]. Several similar terminologies
have been utilized to describe this related research, such as
radar-communication (RadCom) [7], [8], dual-functional radar
communication (DFRC) [9], [10], joint communication and
radar sensing (JCAS) [11], [12]. In the industry, ISAC is
regarded as a key technology in Huawei and Nokia for future
wireless network investigations [13], [14]; “Hexa-X" project
supported by European Commission focuses on extending
the localization and sensing capabilities for 6G [15]; Project
IEEE 802.11bf plans to develop WLAN sensing by analyzing
the received WLAN signals to recognize the features of the
intended targets in a given environment [16].

The prior works on ISAC systems have shown that
co-designed waveform and beamforming could provide mutual
benefits of both sensing and communication [17], [18], [19],
[20], [21]. For instance, a joint transmit beamforming model
was proposed to optimize the radar transmit beam pattern
while meeting the requirement of the signal-to-interference-
plus-noise ratio (SINR) at each communication user [19].
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The authors in [20] proposed a Pareto optimization framework
of the DFRC system to analyze the achievable performance
region of communication and sensing. However, the perfor-
mance of sensing is generally dependent on the explicit line-
of-sight (LoS) links between targets and transceivers, while
non-Los (NLoS) links are treated as unfavorable interference
for the target sensing. For the potential targets located far away
from BSs or blocked by obstacles, the sensing performance
will severely degrade or the sensing missions may even fail
because of serious path loss of the echoed signals. Hence,
terrestrial ISAC BSs could only provide sensing and commu-
nication services within a fixed range due to limited transmit
power and NLoS signal paths caused by surrounding obstacles.

Driven by the unmanned aerial vehicle (UAV)’ on-demand
deployment and strong LoS links features [22], [23], it is
expected to be a cost-effective aerial platform to provide
enhanced ISAC service. In particular, more flexible obser-
vation, better communication quality, larger service cover-
age could be achieved by exploiting the high mobility of
UAVs [24], [25]. Traditional works on UAV-enabled wireless
networks mainly focused on the separate design of sensing
and/or communication [26], [27], [28], instead of considering
integrated waveform and beamforming design for sensing
and communication. Different from the separate-design sens-
ing and communication systems, the achievable rate for the
UAV-enabled ISAC system is influenced by multiple com-
plicated factors, including beam pattern constraints, resource
allocation, as well as beamforming design closely coupled
with UAV trajectory. Therefore, this difference leads to a new
challenge for the achievable rate maximization problem in
UAV-enabled ISAC systems. Most recently, there are several
works studying the trajectory or deployment optimization
issue in UAV-based ISAC [29], [30], [31]. For instance, the
authors in [29] proposed a joint UAV maneuver and transmit
beamforming optimization algorithm to maximize the commu-
nication performance while ensuring the sensing requirements
for the given targets. By deploying multiple UAVs to perform
tasks cooperatively, greater coverage of ISAC networks can be
achieved [30]. Besides, ISAC-enabled cellular networks can be
utilized to monitor and localize the suspicious UAV targets in
the sky to protect the physical security [32].

However, the above works on ISAC [17], [18], [19], [20],
[21], [29], [30], [32] mainly focused on exploring the per-
formance of both functionalities simultaneously during the
entire considered period, where all sensing tasks are performed
together with communication all the time. This may ignore
the asymmetric sensing and communication requirements in
practical systems. In other words, the sensing frequency could
be different from the data frame rate. For example, for target
tracking scenarios, a relatively low/high sensing frequency is
preferred for a low-speed/high-speed object. Hence, sensing
frequency should be set based on the targets’ motion state and
the timeliness requirement of the specific tasks. Nonetheless,
this important aspect of ISAC systems, sensing frequency, has
not been taken into account in the literature. On the other hand,
always forcing sensing along with communication all the time
may introduce excessive sensing, making it is harder to bal-
ance between these two functionalities. Furthermore, excessive
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Fig. 1. The illustration of UAV-enabled integrated sensing and communica-
tion scenarios.

sensing may result in the waste of spectrum resources and
stronger interference to communication users, thereby limiting
the performance of communication users. Moreover, forcing
both functionalities to work simultaneously will also inevitably
cause higher energy consumption, which is unfavorable for
the equipment with insufficient energy (e.g., power limited
UAVs [33]). Therefore, there is an urgent need to investigate
the achievable rate improvement in such scenarios by consider-
ing the sensing frequency besides the commonly used sensing
power, especially for UAV-enabled ISAC systems due to its
autonomous mobility. Note that the fixed-deployment ISAC
system considering the sensing frequency is actually a special
case of our work. By optimizing the UAV trajectory, the
flexibility of beam design and the efficiency of task association
for ISAC systems can be further improved. This knowledge
gap motivates us to develop effective UAV-enabled ISAC
mechanisms to fulfill a more general and flexible trade-off
between sensing and communication.

With the above consideration, we study a UAV-enabled
ISAC system where one UAV is dispatched to perform sensing
tasks while providing downlink communication services for
several single-antenna users, as shown in Fig. 1. Considering
the practical sensing frequency requirements, we propose
an integrated periodic sensing and communication (IPSAC)
mechanism where all sensing tasks are periodically executed
along with the communication service. Specifically, the achiev-
able rate maximization problem is investigated by jointly opti-
mizing the transmit beamforming, user association, sensing
time selection, and UAV trajectory in this work, subject to
the sensing frequency and beam pattern gain requirements.
As compared to traditional ISAC considered in [29], which
always forces the UAV to perform sensing tasks and provide
communication service at the same time, our proposed scheme
is more general and offers more flexibility to balance between
practical sensing and communication over time. Besides,
by setting the frequency to infinity or the minimum threshold,
it is not difficult to find that both standalone communication
and always-sensing are special cases of our considered peri-
odic sensing and communication scenarios.

However, solving this periodic ISAC optimization problem
is highly non-trivial. Specifically, it is non-convex and involves
integer variables which are closely coupled with UAV trajec-
tory and beamforming vectors. Unlike traditional trajectory
optimization problem for single-antenna UAVs, joint beam-
forming and UAV trajectory optimization problem for ISAC
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is very complicated, since the location of the UAV is coupled
with beamforming vector in a more complex form. Also, the
complexity of the trajectory discretization-based method will
become intractable in practical scenarios with long mission
periods [34]. To address this issue, we first propose a two-
layer penalty-based algorithm to solve the achievable rate
maximization problem by decoupling the optimized variables
and then propose a low-complexity algorithm to solve the
considered problem more efficiently. The main contribution
in this paper is summarized as follow:

o First, we propose a UAV-enabled IPSAC mechanism to
achieve a more general and flexible trade-off between
sensing power requirement, sensing frequency, and com-
munication performance for multi-users and multi-targets
scenarios. Furthermore, we formulate a periodic ISAC
problem to maximize the achievable rate while satisfying
sensing frequency and beam pattern gain constraints.

o Next, we derive the closed-form beamforming vec-
tor under any given UAV location, and present the
closed-form optimal achievable rate and sensing location
if the number of antennas is infinity, thereby providing
guidance for algorithm design. By introducing a tight
lower bound of the original objective function, a penalty-
based algorithm is proposed to jointly optimize beam-
forming, user association, sensing time selection, and
UAV trajectory.

o Furthermore, to draw useful insights, we prove a novel
characteristic of structural symmetry between the opti-
mal solutions in different ISAC frames without initial
and final location constraints. Accordingly, we reveal
the monotonic relationship between sensing frequency
and communication capacity in our considered IPSAC
system. Based on this, a low-complexity solution can be
constructed while achieving high-quality performance.

« Finally, simulation results unveil a more flexible trade-off
in ISAC systems over benchmark schemes and show
that the UAV trajectory design plays an important role
in balancing sensing and communication performance in
IPSAC mechanisms. It is also found that the UAV tends to
provide communication services while sensing the target
closer to the associated user.

The remainder of this paper is organized as follows.
Section II introduces the system model and problem for-
mulation of the UAV-enabled IPSAC system. In Section III,
we derive the closed-form optimal beamforming vector and
propose a penalty-based algorithm to address the sum achiev-
able rate maximization problem. Section IV presents the
symmetrical structure characteristic among ISAC frames and
a low-complexity algorithm. Section V provides numerical
results to validate the performance of our proposed mecha-
nism. Section VI concludes this paper.

Notations: ||z| denotes the Euclidean norm of a
complex-valued vector x. For a general matrix X, rank(X),
X X7, and [X],, denote its rank, conjugate transpose,
transpose, and the element in the pth row and qth column,
respectively. For a square matrix Y, tr(Y') and Y ' denotes
its trace and inverse, respectively, while Y = 0 represents that
Y is a positive semidefinite matrix. 7 denotes the imaginary

Flight period T

F1] | F[2] | F[3] | | FIL]
- - =~ ~

ad S~ - - Sensing target ji, transmit to user k;

‘I[NL] [ Sensing target j, transmit to user k,

|‘ SAC Trame :l Sensing target j;, transmit to user k3

I:l Communication-only
Fig. 2. IPSAC mechanism for multi-users and multi-targets scenarios.

unit, i.e., 32 = —1. The distribution of a circularly symmetric

complex Gaussian (CSCG) random variable with mean x and
variance o2 is denoted by CN (z, 0?).

II. SYSTEM MODEL AND PROBLEM FORMULATION

We consider a UAV-enabled ISAC system aimed at sensing
several prospective ground targets while providing downlink
communication service for K single-antenna users within a
given flight period 7' s. The set of the users and that of the
prospective targets are denoted by X = {1,--- , K} and J =
{1,---,J}, respectively. The horizontal location of user k is
denoted by uy = [ug k,uy k]”, which can be either obtained
by global positioning system (GPS) or estimated by uplink
signals [35]. The horizontal locations of the potential targets
are denoted by v; = [vz,j,vyﬁj]T, j € J. The value of v; is
determined based on the specific sensing tasks. For example,
v; can be set as the estimated location based on the previous
frames for target tracking, or set as a uniformly sampled
positions in the region of interest for target detection. The
whole mission period 7" can be discretized into /N time slots
with duration §; = % and the index of time slot is denoted
by n € N ={1,---, N}. Here, the time slot is chosen to be
sufficiently small, during which the UAV’s location is assumed
to be approximately unchanged to facilitate the trajectory and
beamforming design for ISAC. The UAV’s horizontal location
is denoted by g[n] = [g.[n], ¢y[n]]", where n € N, and the
UAV is assumed to fly at a constant altitude of H m subject to
air traffic control [36]. The general uniform plane array (UPA)
is adopted at the UAV, where the number of antennas is
denoted by M = M, x M, with M, and M, denoting the
number of elements along the z- and y-axis, respectively. The
adjacent elements are separated by d, = d, = %, where
A denotes the carrier wavelength. Specifically, the UPA is
parallel to the ground to facilitate the technical derivation,
as shown in Fig. 1.

A. ISAC Frame

Based on the practical timeliness requirements of sensing
tasks, we propose an IPSAC mechanism for multi-user and
multi-target scenarios to find a fundamental trade-off between
sensing and communication. Specifically, it is assumed that
each sensing task should be performed at least once in each
ISAC frame, as shown in Fig. 2. Assuming that the total frame

T

number L = i is an integer for ease of analysis, where 77, is

the frame length.! Then, the number of time slots in each ISAC

IThe length of the ISAC mission frame Tp, is set according to the
requirement of the task execution frequency.
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frame is N, = & and the index of ISAC frame is denoted
byle £ ={1,---,L}. In our proposed IPSAC mechanism,
time division multiple access (TDMA) is adopted to avoid
signal interference between different information beams due
to strong LoS channel, while each target could be sensed
in any time slot of each ISAC frame. If the UAV aims to
sense target j at time slot n, we denote ¢;[n] = 1. Otherwise,
¢;j[n] = 0. Also, at most one target can be sensed in each time
slot. By performing sensing tasks separately in different time
slots, the computational complexity of the target estimation
algorithm can be reduced. Based on the above discussion, the
following conditions hold:

INy, .

D ey G =1 VL, ()
J

ijlcj[n] <1, Vn. )

Then, the sensing frequency of each target is defined as
1/T, =1/(6Ny).

B. Communication and Sensing Model

The communication links between the UAV and the user
are assumed to be dominated by the LoS component [37].
Hence, the aerial-ground channel follows the free-space path
loss model and the channel power gain from the UAV to user
k can be expressed as

Br(gn], ur) = Bod(qn], uy) > Bo

T H?+ [|q[n] — w2
3)

where [y represents the channel power at the reference
distance 1 m. Besides, the Doppler effect induced by the
UAV mobility is assumed to be well compensated at the
communication users [24], [38] and the sensing receiver [39],
[40], respectively. The transmit array response vector of the
UAV towards user k’s location uy, is

27 (Mg —1)dg ®(qln]uy)
aH( p) }

g[n],ux) = [1,~~ ,e

®[1,---,e @)

In (4), ®(g[n,ur) = sin(d(g[n], ur)) cos(0(g(n], ur)) =
m%%m, where gn] = [qz,qy, H]Y, and u;, =
[t sy, 0] And  Q(q[n],ur) = sin(é(q[n], ur))
sin(0(q[n],ur)) = %. #(q[n],uy) represents the
zenith angle of departure (AoD) of the signal from the UAV
to user k’s location wg, and 6(g[n],uy) represents its cor-
responding azimuth AoD. Therefore, the baseband equivalent
channel from the UAV to user k can be expressed as

i (qln), we) = /Belaln], wn)e 75 0 (gn], ).
5)

Without loss of generality, we assume that the UAV can
transmit the information-bearing signal sy to user k, where
sk,~ CN(0,1). Moreover, the communication signals are
uncorrelated with each other, i.e., E (si[n]si/[n]) = 0, where
k # k', and k, k" € IC [41]. The linear transmit precoding is

2w (My —1)dy Q(aln],uy) }
A

applied at the UAV for the assigned user and target. Hence,
the complex baseband transmitted signal at the UAV can be
expressed as a weighted sum of communication signals, i.e.,

zfn] = weln] Y

(Cj\lxl

K

nenN, (6)

- ak[n]sk[n],

where w.[n] € is the corresponding information
beamforming vector, and ay[n] = 1 if the UAV transmits
signal s to user k at the nth time slot, otherwise, a[n] = 0.
Since the UAV only serves at most one user at each time slot,
we have the following constraint

K

Zk:l arln] <1, V,n. (7

Then, at the nth time slot, the received signal at user & is

yiln] = B2, (aln), we) (wofn) 3

ag[n]sk[n]) + neln],
(®)
where ny[n] ~ CN(0,0%) denotes the additive white Gaussian

noise (AWGN) at user k’s receiver. Accordingly, for ay[n] =
1, the signal-to-noise ratio (SNR) of user k is given by

k=1

|t Gl ) el

Ye[n] = , VneN. )

2
Tk
As aresult, when a[n] = 1, the corresponding achievable rate

of user k at time slot n in bits-per-second-per-Hertz (bps/Hz)
is

Ry[n] = logy (1 4 7[n]). (10)

As the communication signals reflected by the target can also
be utilized for target parameter estimation in our considered
system [18], [42], the communication signals {sj[n]}£_, are
further exploited for sensing. As a result, the transmit beam
pattern gain from the UAV to the direction of target j can be
given by

I (qn),v;) = E ||a” (aln], v;) (x[n]) "]

H(q[n]vvj) (wc[n]wg[[n]) a(q[n]vvj)'
— —

covariance matrix

=a

Y

Based on the definition in (11), the power of reflected signals
from target can be expressed a function of I (g[n], v;) together
with pathloss from the UAV to the given target, as shown in
constraints (12a).2

C. Problem Formulation

In this paper, we aim to maximize the achievable rate by
optimizing the beamforming vector, user association, sensing
time selection, and UAV trajectory, subject to the require-
ments of the sensing frequency, sensing power, and quality

2In the proposed sensing scheme, the interference from multiple targets
is practically weak and thus is approximately ignored, since the targets are
sensed in a time-division multiplexing (TDM) manner along with commu-
nication and the beam power is mainly concentrated in the direction of the
intended target. Moreover, the negative effects of clutter can be mitigated
through the prior knowledge of clutter and precoding techniques [43].
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of service (QoS). Accordingly, the optimization problem is
formulated as®

(P1): 03X % Z:[:l Z:(:l ay[n]Ry[n] (12)
s.t. (1),(2),(7),
q[n]% [l Vin,  (12a)
cjln] € {0,1}, ag[n] € {0,1}, Vj, k,n,
(12b)
ek 2 A
vk, L, (12¢)
Jwen]||® < Paax, ¥, (12d)
la[n] — a[n — 1]|| < Vinaxde, Vn € N\{1},
(12e)
q[l] = q,,q[N] = qp. (12f)

In (P1), C = {c[n]}}_, and A = {a[n]}}_,, where c[n] =
{cj[n ]} ., is the target selection at the mth time slot and
aln] = {ax[n]} | is the user association at the nth time
slot. Similarly» We {w([ ]}n=1’ and Q {Q[ ]}n 1
Under the given sensing frequency, the beam pattern gain
constraints at the direction of targets are given by (12a),
where I‘;ﬁ denotes the beam pattern gain threshold of target
j and d(q[n],v;)? represents the corresponding pathloss. The
minimum achievable rate requirements in each ISAC frame are
given by (12c) to satisfy the quality of service. The total trans-
mit power and the maximum distance between two consecutive
locations are constrained as in (12d) and (12e), respectively.
The initial and final locations constraints are given by (12f).
Besides, if a certain target needs both communication and
sensing services (e.g., the sensing results can be utilized for
communication enhancement, i.e., sensing gain achieved for
communication), another user with the same location could
be introduced for this case.

Solving problem (P1) is highly non-trivial, since it is
non-convex and involves integer variables which are closely
coupled with UAV trajectory and beamforming. To address
this problem, we first derive the closed-form optimal beam-
forming vector and a tight lower bound of the achievable rate.
Accordingly, an efficient penalty-based algorithm consisting
of two layers is proposed to solve the considered problem.
Furthermore, by ignoring initial and final location constraints,
we prove the structural symmetry between the optimal solu-
tions in different ISAC frames. Based on this result, a low-
complexity algorithm is proposed to reduce the computation
complexity caused by trajectory discretization, especially for
the practical scenarios with long flight periods.

3The constraints in (12a) can be extended into the case with the pathloss

r
% > ¢;[n]I't", representing that the SNR

of the reflected signal from targets should be larger than a given threshold.
Such scenario with 4-exponent pathloss can be deemed as mono-static sensing
system, while the constraint (11a) with 2-exponent pathloss represents the
signal power at the location of targets should be larger than the threshold,
which can be regarded as bi-static sensing scenarios, i.e. there exists another
dedicated receiver for echoes analysis. Also, the comparison for these two
cases are presented in simulation results, given in Section V-E.

exponent of 4, i.e., ¢j[n]

TABLE I
IMPORTANT NOTATIONS AND SYMBOLS USED IN THIS WORK

Notation Physical meaning

Ug, Vj Location of user k and target j

qn] UAV’s location at the nth time slot
Altitude of the UAV

Vinax Maximum speed of the UAV

Ty, Time length of each ISAC frame

Ny, Time slot number of each ISAC frame

Ot Time interval of discrete locations

F;h Threshold of beam pattern gain for target j

ag[n] Variable indicating whether user £ is served at time slot n
c;j[n] Variable indicating whether target j is sensed at time slot n

we Beamforming vectors of communication signal

x[n] Complex baseband transmitted signal

th Minimum constraint of the achievable rate of user k
A User association matrix

C Sensing time selection matrix

Q UAV’s trajectory vector

III. PENALTY-BASED ALGORITHM TO (P1)

In this section, we first investigate the closed-form optimal
beamforming vector for the proposed IPSAC mechanism in
Section III-A. Then, a tight lower bound of the original
objective value is provided in Section III-B, based on which,
we propose a penalty-based algorithm to jointly optimize the
UAV trajectory, user association, and sensing time selection in
Section III-C and Section III-D.

A. Closed-Form Optimal Beamforming

It can be found that, if Z}]:1 ¢j[n] = 0 and agln] = 1,
for any given UAV location, the optimal beamforming vector
m% Otherwise, if ¢;[n] = 1 and

ak[ | = 1, the optimal beamforming vector is highly coupled
with the UAV trajectory For notation convenience, denote

hi(an], uy) and % as hl'; and B[,

Since maximizing Rg[n] is equlvalent to maximizing the
corresponding received signal strength of 'wf h., khf s We, the
log function is dropped in the objective function for simplicity.
The received signal strength maximization problem is reduced
to

respectively.

max w, hC kh K We (13)
s.t. wfhmhmwc > Tt (13a)
Jwell® < Paax- (13b)

Although problem (13) is a non-convex optimization problem,
we show that it is able to derive the optimal beamforming
vector in a closed-form expression and this also facilitates the
subsequent UAV trajectory optimization.

Proposition 1: When cj[n] = 1 and ax[n] = 1, for any
given UAV location g[n], the optimal beamforming vector can
be expressed as

/ hck

Pmax
ekl
\/ﬁ( khep+ X VIt h, je779%3) Otherwise,
(14)

f\zl’\th

w . =

o *
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2 .
|h ehrl T”hl-{k” SN P, 5
where ;= arccos e, A\ = ——e
Y. TR TP 5 ] Pasllor g P~
2
, = YR VT =12 | R |l Be ] cos or. e Ikl ypo
[P 12/ Pl [PTH0 — (D0 2 sin ;0 sl

T = \/I‘th COS sok),j + \/PmaX”hT’,jHQ _ Fth sin 90]%]" and F =

M Ppax cos® ¢y
d(q[n],v;)?
Proof: Please refer to Appendix A. [ ]
In Proposition 1, the optimal beamforming vector could
be intuitively viewed as two linearly superimposed beams
towards user and target, respectively, which directly shows
the influencing factors of the associated user’s achievable rate.

Also, the closed-form beamforming in (14) can also hold for
M Py ax cos? Pk, j th
~daino? - < '™, the
optimal SNR at user k can be obtained by plugging h. j and
h, ; into (., yielding

arbitrary user channels hgk. For

o dlgln). v

w1 Pd(gln], ug)?
2

MP,
x| /Tt cos pp 1 +4 | —Tthsingy ;| |
(V 5T gl v, )2 /
(15)
where vg = f”

Remark 1: In (15), the optimal user SNR is mainly deter-
mined by two parts: F;ah and % — T'th, together

with the channel correlation coefficient, i.e., cos ¢y ;. When
cos ¢ ; = 1, the communication channel and target channel
are linearly related. In this case, the channel power gain at
user k is ;"‘[a"]i]‘wgz, which holds if and only if the locations
of user and target coincide. Whereas when cos ¢ ; = 0, the
communication channel and target channel are orthogonal to
each other. In this case, the channel power gain at user k is

th i
reduced to [y 22 "‘ﬂé(—(ll[ﬂn]i(g)[g]7vg)2'

Lemma 1: If M, — oo and M, — oo, for any given UAV

location g[n|, the optimal user k’s SNR during sensing target
7 is denoted by

MPmax - thd(q[n]a vj)Q
. 70 d(q[n], u)? Uk FV;
Tkj =
—— == Otherwise,
M dlgln],w)?
(16)
where v9 = ’80 . And, the corresponding optimal UAV location

with the max1mum achievable rate at user k during sensing
target j is given by

VZZ+4H? - 7

17
2Dy 17

Ty = wk + (vj — up),

where Z = lf‘f[hpgdx Dy ; and Dy ; = ||vj — ug| denotes
the horizontal distance between user k and target j.
Proof: Please refer to Appendix B. [ |
According to Lemma 1, the user k£’s SNR can be simplified
as (16) when the number of antennas is large, since the channel
h and h ; can be completely irrelevant. However, solving
(Pl) is still very challenging due to the closely coupled integer

variables and highly non-convex constraints. In the next sub-
section, we derive a tight lower bound of the achievable rate
according to the optimal beamforming vector in Proposition 1
to facilitate solving the problem (P1).

B. Lower Bound of Achievable Rate

For any given user association A, sensing time selection
C, and UAV trajectory @, the optimal beamforming vector
w,. can be obtained based on Proposition 1. Then, its corre-
sponding achievable rate of user k at the nth time slot is given
by

J
c
Ruln] = el (1= X2 slnl) R T
Only communication
J
ISAC
+orln] Yy IR, a8
During sensing
where the wuser k’s optimal achievable rate during
communication-only time is given by
MP,
RS [n] = log <1+7 ﬁ) (19)
=0 {1200 2

and the user k’s optimal achievable rate during sensing time
is given by

—— B ) Tiiln >Tth
Ty Tt
logy (1475 ;) , Otherwise,

(20)

1 g (1 + MPmax
O, Yo
RS CInj=4 5

M Prax cos” oy,
d(g[n],v;)?
Hence, the sum achievable rate can be maximized by only

where I'y, j[n] = - and 7y ; is defined in (15).

jointly optimizing the user association A, sensing time selec-
tion C, and UAV trajectory Q. Nonetheless, the considered
problem is still challenging due to the piece-wise non-concave
function in (20). To handle this problem, a tight lower bound
of Rii“‘c[n] is derived as below.

Lemma 2: The optimal achievable rate of user k during
sensing target j satisfies the following condition:

MPmax_d(q[n] v ’)QFth
RISAC nl > lo <1+ (i)
L e

= R{%"“n). 1)

Proof: To prove (21), we only need to ensure that

th
Yei = MP“‘“Z‘I(qC[lr(l‘f[Zi;“) ™ holds since the log func-
tion is a monotonically increasing function. If ai[n] =
J M Pryax cos? @y
1 and ijl ¢iln] = 0, or W;j)ﬁ'” > T the

maximum ratio transmission (MRT) is the optimal beam-
forming vector to problem (P1), and thus, the inequality
in (21) obViously holds. In the following, we prove that if

M Pryax h Mqux
daale < T pVIT T 0%), [ i — T >

M Poax M Py
Tahntoyz — T Let p = cosp,; and G = grpfoss

for notation simplicity. Then, for F(I'*" p) & pvIth +

V(1 =p2)V/G T — /G -T, we need to prove
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F(th p)y > 0 for T € (Gp,G]. As F(T p)
is an increasing function with respect to (w.rt) I'*"
F(T™" p) > 0 if F(Gp,p) > 0, where F(Gp,p)

VG (p—i—\/(l — )T —p—+1-— p). For p € [0,1],
F(Gp,p) is an increasing function w.r.t p, as %ﬁp’p) > 0.

Hence, F(Gp, p) > F(0,0) = 0. Then, plugging F(Gp, p) >

0 into (15), we obtain v* > g MP‘"BZ(T;[I,(ﬁﬂ’;j )QFM, which

thus completes the proof. [ |
The lower bound of user £’s SNR in (21) is tight if M goes

to infinity according to Lemma 1. A closer look at this lower

bound in (21) reveals that the value of cos ¢y, ; is small since

sin MAw/2

: - A_14’ and R{S4C[n] =

sin Aw /2
1 € Z,i # 0. Based on Lemma 2,

EéiAc[n] when A = %,
the lower bound of the user k’s achievable rate can be recast
as

is relatively small for A >

Ry [n] = Oék[n]lj;? [n]
Caxnle;[n] (B[] — R [n)).
(22)

Then, we introduce problem (P1.1) as the lower bound of the
achievable rate maximization problem in the case by setting
Ry[n] as Ry[n] in (P1). Then, a high-quality solution of
problem (P1) can be obtained by solving problem (P1.1),
elaborated as follows.

C. Penalty-Based Problem Transformation

Although the complicated expression of the optimal achiev-
able rate of user k is simplified as its tight lower bound, the
integer variables {a[n]} and {c;[n]} are coupled with each
other in the objective function and constraints. To tackle this
issue, another variable ey j[n] = ay[n]c;[n] is introduced to
decouple the integer variables. Then, R, [n] can be rewritten
as

By [ = nfnl RE o+ enslnl (BES o]~ RE ),
(23)

where ey j[n] € {0,1}. To ensure the consistency of the
problem (P1.1), some other constraints are introduced to
replace that in (1) and (2) as follows

agln] = ex;[n], Yk, j,n, (24)
INL, K ]

Zn:(lfl)NLJrl Zk:l erill =1, Vg, (25)
K J

D Dy Eriln] <1, (26)

(24) ensures that ey ;[n] = 1 if and only if ag[n] = 1.
Accordingly, we can readily prove that the new introduced
problem with the replaced constraints (24)-(26), denoted by
(P1.2), is equivalent to (P1.1). Furthermore, the bream pattern
gain constraints in (12a) can be transformed into
" iIn](M Ppax — d 21ty >0
Zk:l ek,][n]( max (q[n]avj) j ) = Y.
However, converting ay[n] and ey ;[n] to continuous-valued
variables and then utilizing rounding function to obtain the

27)

binary solution, generally may not satisfy the QoS con-
straints in (12c) and the beam pattern gain constraints in

(12a). Several slack matrices A = {{ay[n]})_,}X , and

E = {{{ex;n] 7.]27:1}1?:1}3]:1 are presented to transform
the binary constraints into a series of equivalent equality
constraints. Specifically, (12b) can be rewritten as

ag[n)(1 — axln]) = 0,

er,j[n](1 = éx,3n]) = 0,

ag[n] = agln], Yk, n, (28)
ek,j[n] = ek, jn], V&, j,n.
(29)

We can readily derive that ai[n] and ey j[n| satisfying the
above two constraints must be either 1 or 0, which confirms
the equivalence of the transformation of (12b) into these two
constraints. Then, (28) and (29) are added to the objective
function in (P1.2) as the penalty terms [44], yielding the
following optimization problem

(P2): - R

AbaEa
s.t. (7), (24) — (27), (12¢) — (12d),

1 INL,
Np 2ty R PIBR[] > B
Vk, 1, (30a)

(30)

where R is defined in (31), shown at the bottom of the
next page, and n > 0 is the penalty coefficient used to
penalize the violation of the equality constraints (28) and (29).
Despite relaxing the equality constraints in (28) and (29),
it can be readily verified that the solutions obtained will always
satisfy the equality constraints (i.e., binary value constraints of
{ag[n]} and {ey ;[n]}), when % — o0. To facilitate efficient
optimization, 7 is initialized with a sufficiently large value and
then we gradually reduce 7 to a sufficiently small value. As a
result, a feasible binary solution can be eventually obtained.
In particular, the alternating optimization (AO) method is
applied to iteratively optimize the primary variables in dif-
ferent blocks, as shown in Section III-D.

D. Inner and Outer Layer Iteration

In this subsection, we propose a two-layer penalty-based
algorithm. Specifically, in the inner layer, (P2) is divided into
three sub-problems in which {A, E}, {A, E}, and Q are
optimized iteratively. In the outer layer, the penalty coefficient
is updated to ensure that the constraints (28) and (29) are met
eventually.

1) Slack Variables Optimization: For any given { A, E} and
Q, (P2) can be expressed as

(P2.1): -R

(32)

min
AE
It is not difficult to find that the slack variables aj[n] and
€k, ;[n] are only involved in the objective function. Thus, the
optimal slack variables aj[n] and éj j[n] can be obtained by
setting the derivative of (32) w.r.t. a[n| and é; ;[n| to zero,
respectively, i.e.,

7opt[ ] _ ak’[n] +O‘i[n]

vk
A 1+Oti[n] ) y 1y

(33)
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ex,i[n] + €z ;[n]

—Op [ ] — . _’_ei’j[n]

e

j ) Vj,k,’ﬂ.

(34)
2) User Association and Sensing Time Selection: For any
given {A, E} and @, (P2) can be expressed as

(P2.2): min — R
AE

s.t. (7),(24) —

It can be seen that problem (35) is convex with a quadratic
objective function and linear inequality constraints, which
can be solved by standard convex optimization solvers, such
as CVX.

3) Trajectory Optimization: For given {A, E} and {A, E},
the UAV trajectory optimization sub-problem is given as

(27), (30a). (35)

follows
(P2.3): max —Zn 1Zk 1_k
st (12¢), (12f), (27), (30 (36)
However, note that (P2.3) is neither concave or

quasi-concave due to the non-convex constraints (30a),
(12a) and the non-convex objective function (36). In general,
there is no efficient method to obtain the optimal solution.
In the following, we adopt the successive convex optimization
technique to solve (P2.3). To this end, additional slack

variables {z. [n]} and {z,;[n]} are introduced, and R{'[n]

and RI y Ac[n] are recast as
~ Pax M
R{[n] = Blo <1+5 max ) (37)
% 1] g2 0 Zol]
~ M Ppax — 2.4 [n]T"
RI%A%n) = log, (1 max 38
k,j [n] 082 + 0 Zc7k;[n] 9 ( )
together with
zeln] > llgln] —up|® + H?, Vk,n, (39)
zrjln] > llgln] = v;|* + H?, Vk.jin.  (40)

For ease of analysis, this new constructed problem is denoted
by (P2.4). It can be shown that at the optimal solution of
variable R{'[n] and Rii“‘c[n] in (P2.4), all the constraints
in (39) and (40) are active, since otherwise we can always
increase zp[n] or z.i[n] without decreasing the value of
the objective function. Hence, (P2.4) is equivalent to (P2.3).
Since R [n] is convex w.r.t. 2. x[n], for any local point zérlz [n]
obtained at the rth iteration, we have

- A Ay
c, chk n

Ay (ch[ ] - Z§2[n]) .

where A, = ijifwo Furthermore, the Hessian matrix of
~ k
R{5A%[n] regarding variables 2 and z,; is given by
1 1 k1
_ L[l (27 (2) )
P9 2 k1 —k% |’
(2)? (2)?

where Z = z.p[n]+ kizr;[n] + k2, k1 = —I*", and
ko = YoM Ppnax. Hy ; is a negative definite matrix in the

,k% ' <
In2(z¢ i [n]+k12r 5[0 ]Jrkz)z 2 [n] —
0, Hy ;(1,1) < 0, and Hy ;(2,2) < 0. Hence, RISAC[ ]
is jointly concave w.r.t. z.j and z,;. Then, (P2.4) can be
converted into

feasible region, as |Hy, ;| =

P2.5): R 3
( ) Q{ch} {z”} Nzn 1Zk 1 k (43)
t. (12¢), (12f), (27), (39), (40),
1 INL, R .
Ny, 2enmit vy T 2 B
vk 1, (43a)
where Ri[n] = ap[n]RS[n] + Z}‘Izlek,j[n](é;éiAc[n] _

RS[n]). Based on the previous discussions, the objective
function and all of the constraints of (P2.5) are concave. Thus,
(P2.5) is a convex optimization problem that can be efficiently
solved by convex optimization solvers such as CVX.

4) Outer Layer Iteration: In the outer layer, the value of
the penalty coefficient 7 is gradually decreased by updating
n = zn, where z (0 < z < 1) is a scaling factor. A larger
value of z can achieve better performance but at the cost of
more iterations in the outer layer.

E. Convergence Analysis and Computational Complexity

To show the converged solutions of the proposed penalty-
based algorithm, the terminal criteria for the outer layer is
given as max(|a[n] (1 — afn])], o [n] — e ] Jex, s [n] (1 -
er,j ), lex,;[n] — e ;[n][,Vk,j,n) < & where ¢ is a pre-
defined accuracy. The details of the proposed penalty-based
algorithm are shown in Algorithm 1. In the inner layer,
with the given penalty coefficient, the objective function of
(P2) is non-increasing over each iteration during applying
the AO method and the objective of (P2) is upper bounded
due to the limited flying time 7" and transmit power P ax.
As such, a stationary point can be achieved in the inner layer.
In the outer layer, the penalty coefficient is gradually decreased
so that the equality constraints (28) and (29) are ultimately
satisfied. Based on Appendix B in [45], this penalty-based
framework is guaranteed to converge.

— ch [n], (41) The complexity of Algorithm 1 can be analyzed as follows.
( (r)[ ]2+ Agz, ;2[ In2 In the inner layer, the main complexity of Algorithm 1
R~ NZT, S R, Zn S (axlnl(1 — axln])? + [axln] — axln] )

_77 Zn:l Zj:l Zk:l lex.snl(

J(1 = ex[n)” + ler.n] —

e [nl?), 31)
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Algorithm 1 Penalty-Based Algorithm

1: Initialize {A"”, E”}, {A® E©}, and Q, the itera-
tion number r = 1, the convergence accuracy €; and es.

2: repeat

3:  repeat

4 With given {{A" E™} Q"}, obtain {A(TH),
E"™) based on (33) and (34).

5: With given {{A(T), E(r)}, Q™}, obtain {ATFY,
E 1 by solving the problem in (35).

6. With given {{A") E™} {A®) EM}}, and obtain
QU Y by solving the problem in (43).

7: Calculate C'("*+1D* according to the objective function
of (P2).

8: r=r+1.

9: umtil |[CUTD* — C0*| < ¢

10: 1 =2zn.

11: until the constraint violation in (28) and (29) is below a
threshold e5.

12: Obtain w} based on proposition 1.

13: Recover optimal sensing time selection C™ based on A™
and E*.

comes from steps 5 and 6. In step 5, the complexity of
computing {ay[n]} and {ex ;[n]} is O(KN + JKN)3> [46],
where KN + JK N stands for the number of variables [46].
Similarly, in step 6, the complexity required to compute the
UAV trajectory is O(2N + KN + JN)?5 [46], where 2N +
KN + JN denotes the number of variables. Therefore, the
total complexity of Algorithm 1 is O(Lyyter Linner (KN +
JKN)*® + (2N + KN + JN)3%)), where Ljyne- and
Louter denote the number of iterations required for reaching
convergence in the inner and outer layers, respectively.

IV. ANALYSIS WITHOUT LOCATION CONSTRAINTS AND
Low-COMPLEXITY ALGORITHM FOR SOLVING (P1)

To draw important insights into periodic sensing and com-
munication design, we further study a special case of (P1)
where the initial and final location constraints are ignored,
denoted by (P3). Specifically, (P3) is given as

max

1 N K
wo,AO.C N anl Zk,:l ok [n] Ry [n]
s.t. (12a) — (12e).

(P3):
(44)

In the following, we first present the structural characteristics
of the optimal solutions in different ISAC frames of (P3).
Based on this, a low-complexity algorithm to problem (P1)
is proposed to solve (P1).

A. Analysis of Optimal Solution to (P3)

For ease of analysis, denote X;[n] = {w} [n], oy[n]*,
ci[n]*, g} [n]} as the optimal solution of the nth time slot of
the Ith ISAC frame, where w;,[n], a;[n], ¢/[n], and g;[n]
represent its corresponding optimal beamforming vector, user
association, sensing time selection, and UAV trajectory at the
nth time slot.

Lemma 3: There always exists an optimal solution to prob-
lem (P3) satisfying the following condition:

45
Xl[NL—n—f—l], |Z—Z/|J[2, 45)

where the symbols | and { represent that |l —I’| is divisible
and not divisible by 2, respectively, n € {1,---, N}, and [,
I'eL.

Proof: Assume that at the optimal solution to
problem (P3), the maximum sum achievable rate of the [th
ISAC frame is denoted by C7', its corresponding optimal beam-
forming vector, user association, sensing time selection, and
UAV trajectory are denoted by {&;[n]},. Without loss of

generality, we assume that the sum achievable rate C; of

the /th ISAC frame is the largest in the set {CT,--- ,C}}.
We can always obtain a solution of the I’th ISAC frame by
reorganizing the elements in {X;[n]} ", while satisfying the
constraints in (12a)-(12f), and its corresponding sum achiev-
able rate C] > (). Specifically, considering the maximum
speed constraint, when I’ = [+ 2 i+ 1, i € Z, a solution
whose achievable rate is no less than C} can be constructed by
reversing the sequence of that within the /th ISAC frame, i.e.,
Xyn] = X [Np—n+1], n € {1,---, N }. Similarly, when
I" =1421,1i € Z, we can readily prove that the solution of /th
is also feasible for the !'th ISAC frame, i.e., X [n] = X,[n].
By combing the above results, there always exists an optimal
solution to problem (P3) satisfying the condition in (45). This
thus completes the proof. |

Remark 2: According to Lemma 3, there always exists an
optimal solution to problem (P3) in the /th ISAC frame, which
is exactly equal or opposite in sequence to that of the [’th ISAC
frame. Specifically, for any two time slot n; and ng belong to
two adjacent ISAC frames, the optimal solution at time slot
ni and that at time slot ny are equal when ny +ng = INp +1,
i.e., n; and ny are symmetrical with respect to the time
instant {T7,/2, where [ is an even number. Hence, Lemma 4
implies that although the UAV trajectories within different
ISAC frames are coupled with each other due to the maximum
speed constraint, problem (P3) can be solved by only obtaining
the solution in the first ISAC frame, while the solutions of
other ISAC frames can be obtained based on (45). In particular,
the solution of the first ISAC frame for problem (P3) can be
efficiently solved by Algorithm 1 due to the similar constraints
and objective function.

Proposition 2: The maximum achievable rate in (P3)
increases monotonically as 77, increases.

Proof: Based on Lemma 3, there always exists an optimal
solution, whose achievable rate in each ISAC frame is equal,
denoted by C7. For any given 17, assume that at the optimal
solution to problem (P3), the optimal beamforming, user asso-
ciation, sensing time slots, and UAV trajectory of the (th ISAC
frame are denoted by wy |, Af, C}, and Qj, respectively.
Without loss of generality, the maximum achievable rate in
the [th frame is denoted by R™?%, its corresponding time slot
and UAV location are denoted by n™** and g*[n™*]. Based
on the above discussion, for N; > N, there always exists a
solution, in which the UAV trajectory in the [th ISAC frame
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can be given by
Q; = {qz‘ [1], ... 7qz« [nmax _ 1], qz« [nmax]7 L 7‘11* [nmax],

NL*NLJrl

Q[P + 1], @ [NL]},

and its corresponding beamforming, user association, and
sensing time selection is set as the same with that of solution

Hw?,,w;,}, Aj, C } based on the UAV location. Let Al =

NiL — /VV,L € Z. Then, the achievable rate based on the UAV
trajectory in (46) can be given by

(L —Al) (Cf + (N, — NL)R™)

= (L—Al)C] + AINLR™™ > LCY.

(46)

(47)

Hence, the achievable rate with frame length N} is no less
than that with frame length Ny, thus completing the proof. W

In Proposition 2, we reveal a useful and fundamental
trade-off between sensing frequency and communication rate.
Note that the above interesting results not only help solve
problem (P3) more efficiently but also provide a novel idea to
construct a high-quality solution to problem (P1), as elaborated
below.

B. Low-Complexity Algorithm for Solving (P1)

The large mission period 7' may entail a large number
of trajectory points in practice, thus resulting in prohibitive
computational complexity for the UAV trajectory design.
To handle this problem, a low-complexity method to (P1)
is presented based on our derived structural characteristics
among ISAC frames (c.f. Lemma 3). To facilitate the analysis,
we introduce problem (P3.1) as the achievable rate maxi-
mization problem in the case without the initial and final
location constraints, which can be expressed similarly as (P2)
by removing constraint (12f).

If the optimal achievable rate of problem (P3.1) is denoted
by R*, it is not difficult to find that the optimal achievable rate
of problem (P1) equals to R* when T" — oo. The optimized
UAV trajectory of problem (P3.1) obtained via Algorithm 1
is denoted by Q' = {q’[1],- - ,q'[NL]}. Then, a high-quality
and low-complexity UAV trajectory of (P1) can be obtained by
composing three sub-trajectories: The UAV first flies straightly
at its maximum speed from the initial location q; towards
q*[1] or g*[NL] (closer one); then flies back and forth along
the trajectory @Q’; finally flies straightly at its maximum speed
to final location q . Furthermore, the corresponding optimized
sensing time selection and user association for this constructed
UAV trajectory can be solved by Algorithm 1 in a similar
way. The complexity of this constructed solution is mainly
determined by the step of obtaining the solution @Q’, which
2;;1100% percent reduced as compared to that
of solving (P1) via Algorithm 1 directly. In particular, this
low-complexity algorithm is preferred when the number of
frames L is relatively large.

is about &

V. NUMERICAL RESULTS

In this section, numerical results are provided for charac-
terizing the performance of the proposed periodic sensing and

communication design and for gaining insights into the design
and implementation of UAV-based ISAC systems. In the simu-
lation, we consider an area of 1 km x 1 km with K = 4 users
and J = 4 targets in the interested sensing area. Unless
otherwise stated, the system parameters are set as follow. The
number of antennas at the UAV M = 16 (M, = M, = 4),
and the beam pattern gain threshold I'*" = 6e~°. The UAV’s
maximum horizontal flight speed is set as Vi,ax = 30 m/s with
the flight altitude H = 40 m. In addition, the channel power
gain at the reference distance dp = 1 m and the noise power
at each user are set as 3y = —30 dB and ¢> = —100 dB,
respectively, and the maximum transmit power is Pyax = 0.1
W. The flight period, ISAC frame length, and time slot length
are denoted by T = 80 s, T, = 20 s, and &; = 0.25 s,
respectively. The minimum achievable rate requirement is set
as RI" = 0.25 bps/Hz.

We compare our proposed mechanism to two benchmarks:

o Straight flight (SF): The UAV flies from the initial
location q; to the final location g along the straight line
at the constant speed of MF—;qu.

o Fly-Hover-Fly (FHF): The UAV flies straightly at its
maximum speed from the initial location to the optimized

location obtained via solving the following problem:

K
max

D, B
we,q,A,C k=1

s.t. (12a) — (12d). (48)

After hovering at this optimized location, the UAV flies
straightly at its maximum speed to the final location.

Except for the UAV trajectory, the corresponding beamform-
ing, user association, and sensing time slots during the flight
period of these two benchmarks are obtained by Algorithm 1
without updating the UAV trajectory.

A. Comparison Versus Sensing Power Requirement

In Figs. 3 and 4, the UAV trajectories and the maximum
achievable rate are illustrated respectively under differ-
ent beam pattern gain thresholds I'*” for our proposed
penalty-based algorithm (Solving problem (P1)) and bench-
mark schemes. Specifically, it can be observed from Fig. 3
that as the beam pattern gain threshold I'*" increases, the
UAV’s trajectory shrinks gradually from a relatively larger arc
toward users to several smaller arcs between the targets and
the users; the closest distance from the UAV to the users also
increases since the UAV needs to perform sensing tasks at a
location closer to the targets. In particular, when Irth =,
i.e., no beam pattern gain constraint is considered as in [34],
the UAV sequentially visits and stays above each of the users
by maximally exploiting its mobility; while when I'*" = 12 x
1075, the UAV flies within a smaller region close to the targets
due to the higher sensing power requirement. Notice that in
this setup, the closer the UAV flies to the targets, the farther
it is away from the communication users inevitably. As a
result, satisfying the beam pattern gain requirements of the
targets will consume more transmit power and thus becomes
the bottleneck for improving the maximum achievable rate
of the system. Such a situation will become worse when the
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Fig. 4. Achievable rate versus beam pattern gain threshold.

beam pattern gain and/or the distance between the users and
the targets becomes larger.

The effect of the beam pattern gain constraints on the
maximum achievable rate is shown in Fig. 4. It is observed
from Fig. 4 that the achievable rate gradually decreases as the
beam pattern gain threshold I'*" increases. Also, the achievable
rate gain achieved by our proposed scheme over the “SF”
scheme increases as the sensing power requirement decreases,
since the UAV’s trajectory can be optimized in a larger
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UAV trajectories comparisons among the proposed penalty-based algorithm and benchmarks under different T't" (T' = 40 s and T, = 20 s).

feasible region for communication performance improvement.
When the beam pattern gain threshold I'*" is larger than
4 x 1075, the “SF” scheme will become infeasible under the
high-frequency sensing requirement, since the QoS constraints
of users and the beam pattern gain constraints of targets cannot
be satisfied without optimizing UAV trajectory. Moreover, the
achievable rate of our proposed scheme achieves significant
improvement as compared to the “FHF” scheme under lower
sensing frequency, since the low-frequency sensing scenario
shares more communication-only time slots in each ISAC
frame for improving communication performance.

B. Comparison Versus Sensing Frequency

In Figs. 5 and 6, we show the UAV trajectories and the
maximum achievable rate under different sensing frequency
(defined as 1/Ty) for our proposed penalty-based algorithm
and benchmark schemes. Specifically, it can be observed from
Fig. 5 that as the sensing frequency increases, the UAV’s
trajectory shares more turn-backs between the targets and the
users since there exist more ISAC frames within a given flight
period T" = 40 s. In particular, when T" = T, i.e., there is
only one sensing time for each target, the UAV can almost
fly above each of the users to achieve better air-to-ground
channels between the UAV and each user; when T = 877,
the UAV trajectory consists of multiple almost overlapping
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trajectory segments between the targets and one certain user.
Generally speaking, as the sensing frequency increases, the
UAV trajectory tends to be more restricted to avoid getting
too far away from any of the targets.

Fig. 6 shows the performance comparison among sensing
power requirement, sensing frequency, and achievable rate.
Specifically, as the sensing frequency increases, the achiev-
able rate of all the considered mechanisms decreases, which
validates the analysis in Proposition 2. Also, the achievable
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UAV trajectories comparisons among the proposed penalty-based algorithm and benchmarks under different sensing frequency (defined as 1/77,).

rate of our proposed algorithm under a higher beam pattern
gain threshold I'*" degrades faster as compared to that under
a lower threshold. The main reason is that a higher beam
pattern gain threshold forces the UAV to perform sensing
tasks at a location closer to the target, thereby resulting in
increasing path loss within the communication-only duration.
Furthermore, it is observed from Fig. 6 that the achievable rate
gain achieved by our proposed scheme over the “FHF” and
“SF” schemes increases as the sensing frequency decreases,
as the UAV has more non-sensing time to adjust its trajectory
for communication performance improvement.

C. User-Target Association and Beam Pattern

Next, the user association and target selection at the sensing
time slots are shown in Fig. 7, where T' = T = 40 s, and
I'*h = 1073, The UAV’s flight speed is illustrated in Fig. 7(a),
where the user association and target selection are represented
by blue and green dashed lines, respectively. Besides, it can
be seen from Fig. 7(a) that the UAV tends to provide the
communication service for the user which is closer to the
associated target. The beam pattern gains in space at two
selected sensing time slots are shown in Figs. 7(b) and 7(c),
where the beams are mainly concentrated in the direction
of the selected target’s location and the associated user’s
position.
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D. Lower Bound’s Gap and Low Complexity Method

Moreover, since problem (P2) is one approximation of
problem (P1), we substitute the optimized solution obtained
by Algorithm 1 back into the objective function of problem
(P1) to obtain the actual achievable user rate, as shown in
Fig. 8(a) for comparison. Specifically, the difference of average

achievable rate during sensing time between original objective

ISAC : g ISAC
value R, ="~ and approximate objective value R’

decrease as the number of antennas increases, where M, =
M,. In particular, the average achievable rate of the original
objective value is almost approximated to the objective value
(less than 1%) when the number of antennas M is larger than
16, which justifies the accuracy of our derived lower bound in
Lemma 2.

Moreover, we show the communication performance
difference between the proposed penalty-based algorithm
(refers to Algorithm 1) and the proposed low-complexity
algorithm (the proposed algorithm in Section IV-B) under
different flight periods 7" in Fig. 8(b). The low-complexity
algorithm can achieve a higher gain over the two benchmarks
as the flight period increases. Interestingly, the achievable
rate gain achieved by the penalty-based algorithm over the
low-complexity algorithm will decrease as the flight period
increases. In particular, for the proposed low-complexity algo-
rithm, there is only no more than 5% performance loss as
compared to the proposed penalty-based algorithm when the

will

flight period is larger than 200 s. This is due to the derived
structural characteristics of the optimal solutions among dif-
ferent ISAC frames. Specifically, for large flight periods, the
flight time from the initial location or that to the final location
accounts for a smaller proportion of the entire flight period 7',
and the corresponding communication rate is approximate to
that without the location constraints.

E. Pathloss Factor For Sensing

The effect of different pathloss factors for sensing power,
i.e., the exponent of the distance in (12a), is further evaluated
in Fig. 9. Fig. 9(a) shows that under the pathloss with the
fourth power of the distance, the UAV trajectory shares several
turn-backs between the targets and the users under 7' = 277,
and I'*" = 8 x 10, which is similar to that in Fig. 3(c) but
with a much lower beam pattern gain threshold. It can be seen
that the pathloss factor mainly affects the distance between the
UAV and the target when performing sensing tasks, and has
little effect on the overall trajectory trend. Fig. 9(b) shows
that under high sensing frequency, the achievable rate also
decreases in a similar trend with that in Fig. 4 as the beam
pattern gain constraints increases; even under low sensing
frequency, the achievable rate decreases faster since the UAV
needs to perform sensing tasks at a location closer to the
targets under the path loss related to the fourth power of
distance.
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VI. CONCLUSION AND FUTURE WORKS

In this paper, we investigated a new type of UAV-enabled
periodic ISAC system. Specifically, the beamforming, user
association, sensing time selection, and UAV trajectory were
jointly optimized to maximize the sum achievable rate. The
closed-form optimal beamforming vector was derived to sig-
nificantly reduce the complexity of beamforming design, and a
lower bound of the achievable rate was presented to facilitate
UAV trajectory design. By ignoring the initial and final loca-
tion constraints, a novel symmetric structure of the optimal
solutions among adjacent frames was identified to reveal a
fundamental trade-off between sensing frequency and com-
munication capacity. Based on this, a low-complexity method
was presented based on our derived structural characteristics.
The numerical results validated the efficiency of our design
over the benchmark schemes and also confirmed the benefits
of the periodic ISAC framework. The more general cases
considering the effects caused by imperfectly compensated
Doppler for multi-UAV ISAC scenarios are worthwhile future
works. In addition, the sensing-assisted communication prob-
lems considering the sensing gain and clutter interference will
be further investigated in our future work.

APPENDIX A
PROOF OF PROPOSITION 1
2
For MPDmexcos ¢rj > Tth  We can readily derive

d(q[n]vvj)2 3 .
that the beam pattern gain at target will be no less

than the threshold I'*" if the optimal beamforming vec-
tor is \/Pmaxﬁ. In the following, we prove that for

M Ppyay cos? Pk, j th . .
W < I'*", the optimal beamforming vector equals

0 = (v/Berhek + AoVTTh, jer9ri).

First, it can be easily shown that constraint (13b) is met
with equality for the optimal solution since otherwise ||w.||
can be always increased to improve the objective value until
(13b) becomes active. Hence, constraint (13b) can be rewritten
as ||we||? = Pumax. Hence, the corresponding Lagrangian
function of (13) is given by

L(we, Ay A2) = —wH he b we + M (Jwe])* — Poax)

11.5

>\Q\G\—Q—Penalty T = 4Ty,
11+ —&—FHF T = 4T},
——SF T = 4T},
) Penalty T = 16T}, | |

wrfe- FHF T = 16T},
@ SF T = 16T},

Average achievable rate (bps/Hz)
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(b) Comparisons versus beam pattern gain constraints.

The UAV trajectory and the achievable rate comparison under the pathloss factor with power of 4.

22 (T = wlhy bl w,). (49)

We can construct the Karush-Kuhn-Tucker (KKT) conditions
for the optimal solution at a feasible point as follows:

VL(we, A1, A2) = —hehlwe + Mw.

— Xoh, jhilw. =0, (50)
Ao (rth - wfhr,jhfjwc) —0. (51)

From (50), it can be shown that
herhlwetAoh, b we = \w.. (52)

Multiplying both sides of equation (52) with w, leads to
whe phlwArwl b b we = Mwfw, = A\ Prax.
(53)

Let hfk,wc = /BegeIPer, hfjwC =\ /ﬁmej%'vﬂ, it follows
that

ﬁc,k + >\25r,j = )\lpma)v (54)

Define H = [hcy, h,;], by multiplying both sides of
—1
equation (52) with (H Hp ) HY , equation (52) becomes

mejwc,k
Ao /ﬁTJej‘Pr,j
-1
:Al(HHH) H"w,
- AL |hnj|2
- A o "
Vkvj _(hc,khr7j)

_hgkhnj {\/ Be el Pk }
2 o
[Pl VB e

(55)

2 2
In (55), Vij = thku o1 — ‘hfkhr,j‘ £ 0, otherwise
MRT is the optimal beamforming. If Ao = 0, it follows that

H .

Brj = w +/ B,k according to (55). By plugging this
c,k

condition into (54), 8.k = Pmax|/Pc,kll, which holds if and

only if w* = ‘/Rnaxn%i:,u' When Ay # 0, the KKT condition
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| cos x| =

Jmma (®(q[n],v;)—2(q[n],uk)) ‘
3 >

e—ITMAQ/2 _ ,jmMAQ/2

My ymmy (9(alnl ) —Qaln us)

_ 1 ITMAQ 27 AQ/2 <
_|sin M, Adm/2| |sin M, AQr/2
| Mysin A /2| | M,sin AQr /2|

e—ITAQ/2 _ ogmAQ/2

Mﬂ?
D
me=1

gmme (®(q[n],v;)—P(q[n],ur)) ‘

(61)

in (51) can be written as wfhmhfjwc = B; = I'"". Since
A1 and \g are real-valued, equation (55) can be rewritten as

VBer | M ||hrg||2\/»3ck Hhrj|\/ﬁ
VT |~ Vs

Vig | IR Ll VT A1\ Bek
(56)
and
|:\/Bc,k ] oAl Rl \/»3ck+|h )b VT
ApVIth Vi | IR LV + R/ Bek |
(57)
when ¢, j — Qe = —@rj +2nm and @ j — ek = —prj +

(2n + 1)m,n € Z, respectively. By plugging (56) or (57)
into (54), then [3,  can be expressed as

ﬂ:k: ‘|‘ |H (\/ITCOS Ok, +P; sin g, j)Q (58)

or "
50 = ‘|‘ ” (\/ITcos k,;—Pj sin j)Q, 59)

7.
where P, \/PmaxHhr,jHQ —T" and ¢p; =
arccos Hflz’;’ﬁ:ﬁﬁ Since ﬁ:k > (3, the optimal solution

. Then,
Rl Psin o
PdeHthllz_Fth

L | sl | N [ Y R

s
[ 3 12/ Panase [P [|PTH = (D)2 sin oy,

T = VIthcosyy ; + \/PmaxHh,«,jH2 — I'*" sin ¢y, ;. Hence,
the optimal beamforming can be expressed as

to problem in (13) can be obtained when f. ) = ﬁ:k

by plugging (58) into (56), we have A} =

and N5 = where

1
wi = 1= (VB ihen + VTR, je 7200 ). (60)
1

By combining the above results above, Proposition 1 is finally
proved.

APPENDIX B
PROOF OF LEMMA 1
Let AQ = Q(q[n],v;) —Qq[n],ur) and AP =
®(g[n],v;) — ®(q[n], ur). When AQ = 0 and A® = 0,

ie., up = vj, then 7§ = 'yom. When A # 0, and
A® # 0, |cos g, ;| can be recast as shown in (61), shown

at the top of the page. When M, — oo or M, — oo,
sin M, Ad7w/2 sin M, AQm /2
My sin A®7 /2| | My sin AQm /2

= 0, as ie, cospr; = 0.

When AQ = 0 or A® = 0, cosyy,; can be transformed
sin M, Adr /2 ’ sin M, AQrw /2

o | 3 - AT /2 M, sin AQn/2

’, respectively. Then,
cos py,; = 0 when M, — oo and M, — oco. In this case,

e =™ Pn'a;(jﬂ]hf:)[;’]“’ﬂ')Q. Thus, (16) holds.

Accordingly, we can readily prove that the optimal horizon-
tal coordinate should be within the line formed by u; and v,
Then, the horizontal distance from UAV to user k is denoted
by x, and x # 0 if uj # v;. By taking the derivative of x to
v;» the following condition holds:

MP,
2 max 2
L (m—d(%vy’))x—ff =0. (62

Then, the optimal UAV location can be obtained by solving the
equation in (62), i.e., x = 7%1{272, where Z = 2 Puax _

Ftth’J
Dy ;. As Df — dldlrluw) ypen the UAV location with
¥
maximum achievable rate gj, ; = ui +

d(ug,v;) , ,
VZZiAH?-Z .
2Dy, (vj —up),

and thus complete the proof.
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